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Abstract—In this paper, we examine the uplink of a cooperative
CDMA network, where users cooperate by relaying each other’s
messages to the base station. When spreading waveforms are
not orthogonal, multiple access interference (MAI) exists at the
relays and the destination, causing cooperative diversity gains
to diminish. To address this issue, we adopt the multiuser
detection (MUD) technique to mitigate MAI in achieving the
full advantages of cooperation. Specifically, the relay-assisted
decorrelating multiuser detector (RAD-MUD) is proposed to
separate interfering signals at the destination with the help
of precoding at the relays along with pre-whitening at the
destination. Unlike the conventional zero-forcing (ZF) precoder
or the decorrelating MUD, the proposed RAD-MUD experiences
neither power expansion at the relays nor noise amplification
at the destination. Three cooperative transmission strategies are
considered on top of RAD-MUD; namely, transmit beamforming,
selective relaying and distributed space-time coding. Since the
reliability of each source-relay and/or relay-destination links are
different, relay transmissions are weighted accordingly in our
schemes to further combat MAI. The advantages of RAD-MUD
over ZF precoding and other existing cooperative MUD schemes
are shown through computer simulations.

Index Terms—Cooperative communications, multiuser detec-
tion, MIMO, precoding, space-time code.

I. INTRODUCTION

IRELESS transmissions are subject to non-ideal chan-

nel effects such as multipath fading and multiple
access interference (MAI). Many efforts have been made to
mitigate these effects in order to improve the transmission
efficiency. Specifically, cooperative communications [1]-[6]
have been proposed to combat multipath fading by allowing
users to relay each other’s messages to the destination. Since
each message may be transmitted through multiple relay
paths, spatial diversity gains can be achieved without requiring
multiple antennas on each communication terminal. In this
work, we consider the uplink of a code-division-multiple-
access (CDMA) network in the context of cooperative com-
munications, where, at a particular instant in time, a set of
users serves as sources and another set of users serves as
relays that forward the messages from the sources to the base-
station. However, when the spreading waveforms adopted in
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the CDMA network are not orthogonal, MAI will exist at the
relays and the destination, causing the cooperative diversity
gains to diminish. To address this issue, multiuser detection
(MUD) schemes must be adopted to mitigate MAI and to
achieve the full advantages of cooperation.

Many cooperative communication strategies have been pro-
posed in the literature based on relaying techniques, such as
amplify-and-forward, decode-and-forward [3], coded cooper-
ation [7], quantize-and-forward [8] efc. In this work, we focus
on the decode-and-forward (DF) scheme where the relays
decode and re-encode the sources’ messages before retrans-
mitting them to the destination. The relays form a distributed
antenna array for each source using only one antenna at
each node. Numerous communication and signal processing
techniques originally developed for conventional multiple-
input multiple-output (MIMO) systems, such as beamforming
[9], [10], space-time coding [11], [12], antenna selection
schemes [13], [14], can be applied to cooperative systems as
well. These techniques will also be studied in this work.

Several multiuser detection (MUD) schemes [15] have been
proposed to mitigate MAI in non-cooperative CDMA net-
works. Some well-known methods are, for example, the maxi-
mum likelihood (ML) detector, the decorrelating detector [16],
the minimum-mean-square-error (MMSE) detector [17], the
decision feedback detector [18] and the successive or parallel
interference cancellation schemes [19]. The ML detector min-
imizes the error probability but has complexity that increases
exponentially with the number of users. To address this issue,
linear decorrelating and MMSE receivers, which require only
polynomial complexity, have been proposed. However, the
reduced computational complexity comes at the cost of higher
bit-error-rates (BER). In particular, the decorrelating receiver
eliminates MAI but may lead to noise amplification when
spreading codes are non-orthogonal. The MMSE receiver
controls the noise amplification up to a certain degree but
results in higher residual MAI. Nonlinear decision-feedback
and interference cancelation schemes offer good performance
but experience large latency and error propagation.

Most existing works on cooperative communications as-
sume that there is only one source in the network (while all
other users serve as relays) or that there are multiple sources
but each transmits over an orthogonal channel (which implies
the availability of orthogonal spreading codes). However, in
practical systems, the requirement for orthogonality is difficult
to satisfy and, thus, the MAI cannot be ignored. More recently,
MUD has been studied in [20], [21] for pair-wise cooperative
systems, where each user is grouped with another user into
a cooperative pair and is only allowed to forward messages
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transmitted by its dedicated partner. In other words, each relay
helps forward the message from only one source and utilizes
MUD to suppress signals transmitted by all other sources. The
degree of freedom provided by the multiple relays and the
relays’ ability to jointly process the sources’ messages are not
fully exploited.

In this work, we consider a different scenario where each
relay may cooperate with multiple users simultaneously. Mes-
sages received from multiple sources are decoded using the
MMSE multiuser detector (MMSE-MUD) at the relays and are
jointly processed before being retransmitted to the base station.
By exploiting the relay’s ability to preprocess messages, we
propose the relay-assisted decorrelating multiuser detector
(RAD-MUD) to separate (or to decorrelate) the multiple
access interfering signals at the destination. Although the
decorrelation of signals can also be achieved with either the
zero-forcing (ZF) precoder [22] or the decorrelating MUD
[16], these schemes perform the decorrelating operations either
entirely at the transmitter or entirely at the receiver, resulting in
either power expansion at the transmitter or noise amplification
at the receiver. Unlike ZF precoding or decorrelating MUD,
RAD-MUD performs half of the decorrelating operation at
the relays and half at the destination. This unique feature of
RAD-MUD allows us to avoid both power expansion and noise
amplification and, thus, results in better BER performances
compared to existing cooperative MUD schemes. Three coop-
erative transmission schemes are considered on top of RAD-
MUD; namely, transmit beamforming, selective relaying and
distributed space-time coding (DSTC). Moreover, since the
fading and MAI on each source-relay path (or each relay-
destination path) is different, relay transmissions are weighted
accordingly in our schemes to further combat MAL

The rest of this paper is organized as follows. The model for
a cooperative CDMA system is given in Section II and RAD-
MUD is described in Section III. The MMSE MUD used at the
relays and the signal combining methods at the destination are
derived in Section IV. Three cooperative transmission strate-
gies are examined in Section V and performance comparisons
are shown in Section VI. Finally, concluding remarks are given
in Section VII.

II. SYSTEM MODEL

Consider a cooperative network where K users, denoted
by 51,59, -+, Sk, serve as sources and L users, denoted by
Ri,Rs,--- , Rp, serve as relays that forward messages from
the sources to the destination as shown in Fig. 1. Each user is
assigned a unique spreading code that is non-orthogonal but
linearly independent from each other. The system performs
two phases of transmission. In Phase I, the sources send
their messages directly to the destination using their respective
spreading codes. The transmissions are overheard and decoded
by the relays in Phase II, and retransmitted to the destination
using the same set of spreading codes. The transmissions
from all users are assumed to be synchronous such that the
transmitted symbols arrive at the receivers simultaneously.
This simplifying assumption allows us to focus on the ben-
efits of relaying in a multiuser system and the performance
study provides bounds on the achievable performance in more
practical settings.

Phase |
Phase Il

Fig. 1. Cooperative CDMA uplink with K sources and L relays.

Phase I — Direct Transmission Phase

In Phase I, each source transmits a message with M/ data
symbols to the destination, denoted by D. Let x[m| =
[#1[m],- -+, 2x[m]]T be the BPSK data symbols transmitted
by sources S1,- - , Sk during the m-th symbol period, where
zi[m] € {—1,1} and

Blxlmlx("] - {

(Ixxk denotes the K x K identity matrix and O« x the
K x K matrix with zeros in all elements.) Let Pg, be the
power transmitted by source Sy, and let s (t) be the spreading
waveform of Si. Under the synchronous assumption, the
signal received at the destination during Phase I is

ifm=1¢
otherwise

Ixxk,
OKXKa

M K
yr®)=>" " hs,py/Ps,arlmlse(t — mT)+or(t), (1)

m=1 k=1

where T is the symbol period, hg, p is the complex channel
coefficient from Sy to D, and vy(t) is the additive white
Gaussian noise (AWGN). We assume a block fading environ-
ment where channel coefficients remain constant over the M-
symbol block and are independent and identically distributed
(i.i.d.) from block to block. The channel coefficient hg, p
is assumed to be circularly symmetric complex Gaussian
with 0-mean and variance a%kD, i.e., hs,p ~ CN(0, O’?ng),
and is assumed to be independent among sources. If N is
the spreading gain, the spreading waveform for S can be
expressed as

N
sE(t) = \/LN ;ck[n]@(t -nT.), k=1,--- K, (2
where cg[n] is the n-th element of the +1 spreading sequence
assigned to Sy, and ¢(t) is the normalized chip waveform
with unit energy and duration T, = T, /N.

The received signal yy(¢) at the destination D is passed
through a matched filter bank (MFB) corresponding to the
spreading waveforms si(t),---,sk(t), which are assumed
known at both the relays and the destination. Let R be the
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correlation matrix of the spreading waveforms with the (i, j)-
th element equal to

T,
[R]:,; :/0 si(t)s;(t)dt.

The signals obtained at the output of the MFB during the m-th
symbol period in Phase I is given by

yrim]=RHgpx[m|+v;[m], m=1--- .M, ()

where HSD diag N/Pslhleﬂ/PSQh&D, . \/PSKhSKD

and v[m] is the AWGN with distribution CN' (0«1, 02R).
The MFB outputs obtained over the entire symbol block is
denoted by Y = [ys[1], - ,yr[M]].

Phase II — Cooperative Transmission Phase

Due to the broadcast nature of wireless channels, signals
emitted by the sources in Phase I are also received at relays
Ri, Ra, ---, Ry. Similar to (3), the signal received at R; is
passed through an MFB and the output in the m-th symbol
period is

ul[m] = RHSRLX[m] +l’ll[m], m = 17 U 7M7 (4)

where Hg g, =diag(y/Ps, hs,r,» - n/ Psy hsxr,) and n;[m]
is the AWGN at relay R; with covariance matrix U,QZR. Here,
hs,r, ~ CN(0,0% p,) is the channel coefficient between
Sr and R;, and is assumed to be independent for each
source-relay link. Based on the MFB output, data symbols
are detected at each relay using the MMSE multiuser detector
as to be described in Sec. IV. The block of symbols detected
at R; are denoted by X;=[%;[1],- - - ,%;[M]], where %;[m] is the
detection made at relay R; on the transmitted symbol vector
x[m].

Depending on the cooperative strategy, the detected symbols
X, ‘may be re-encoded into the K-by-A symbol matrix T =
fXy=[t[1],- - e[ M]], where t;[m]=[t; 1[m],- - b1,k [m]]"
is the symbol vector transmitted by R; during the m-th symbol
period. When beamforming or selective relaying is considered
[c.f. Sec. ITI], t;[m] depends only on the detected symbols in
the m-th time period, i.e., X;[m]. When space-time codes are
considered, t;[m] will depend on the entire matrix X;. During
the m-th symbol period, ¢, x[m] will be transmitted using the
spreading waveform of source Sj and the signal received at
destination D during Phase II is given by

M K L

yrr(t)= Z Z Z hgr,ptip[m

m=1k=1 l=1

Jsk(t —mTs)+vrr(t), (5)
where hpr,p is the channel coefficient between R; and D and

vrr(t) is the AWGN. The power transmitted by R; in the m-th
symbol period is given by

E / Ztlk

- E[tl[m]HRtl[m]], ©)

2
m]sk(t —mT)| dt

lI>

Pp,

which is fixed over all symbol periods and must satisfy the
total power constraint

L
> Pg < Pg. @)
=1

Similarly, in the m-th symbol period, the signal at D is passed
through the MFB to yield the output

ZhRZDRtl

where hg,p ~ CN(O,URlD) and vyr[m] ~ CN(0k x1,02R).
The channel coefficients of each source-relay, relay-
destination, and source-destination links are assumed to be
independent among each other and i.i.d. over each block. The
MFB output over the entire symbol block is Y 7 =[yrz[1], - -,
yi1r[M]]. The signals received in Phase I and II are then
combined at the destination to further increase diversity gains.

y[] +V11[ ] mzla"'aMa (8)

III. RELAY-ASSISTED DECORRELATING MULTIUSER
DETECTOR (RAD-MUD)

As shown in (3) and (8), the signals obtained at the MFB
output are subject to MAI if spreading waveforms are non-
orthogonal. In this case, MUD can be employed at both
the relays and the destination to mitigate MAI For the
non-cooperative CDMA system, the decorrelating MUD was
proposed in [16] to eliminate MAI by multiplying the MFB
output with the inverse of the correlation matrix. That is, for
the signal received in Phase II, as given by (8), the decorrelator
output at D is equal to

ZthDtl +R_1V]][m].

In this case, the k-th term of the decorrelator output depends
only on the symbols transmitted with the spreading code sy, (t),
i.e., the k-th term in each of the vectors ti[m], -+, tp[m].
Although this method eliminates MAI, the noise variance may
increase due to the correlation among spreading codes. This
is observed from the noise covariance matrix which is given
by E[R v r[m](R™ v [m])H] = 02R 1. To address this
issue, we proposed the relay-assisted decorrelating multiuser
detector (RAD-MUD) which, with the help of precoding at the
relays, allows us to decorrelate the signals at the destination
D without noise enhancement.

The block diagram of RAD-MUD is illustrated in Fig. 2.
Suppose that the relays (i.e., R;, [ = 1,- - -,L) have knowledge
of the spreading codes of all sources. Each relay, say R;, first
encodes the detected symbol matrix X, intoa K -by-M matrix
91(X;), where g;(-) depends only on the specific cooperative
transmission strategy employed, as discussed in Sec. V. For
example, with beamforming, we have gl(Xl) =W,X,, where
W, is a diagonal matrix consisting of the beamforming
coefficients. The output of the cooperative operation g; (Xl) is
then precoded by the matrix L=, where L is the Cholesky
decomposition of R such that R = LLY (L is a K-by-K
lower triangular matrix). The symbol matrix transmitted by
R; is given by

R 'y;1[m

T, = f(X) = L7 g(X)). ©)

The mapping ¢;(-) must be chosen to satisfy the total power
constraint in (6) and (7) such that

ZE[tl[ ZE g(Xy)[m

|7 Rti[m [ u(X1)[m]] < Pr,
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The Block diagram of RAD-MUD

Fig. 2.

where g;(X;)[m] is the m-th column of g;(X;). It is worth-
while to note that, unlike the ZF precoding [22] scheme, the
precoding employed in RAD-MUD as given in (9) does not
result in power expansion since the transmitted power depends
only on the cooperative transmission strategy and not on the
correlation of the spreading codes.
With precoding at the relays, the MFB output at D (which
is obtained by substituting (9) into (8)) is given by
L A
Y= hroRL (X)) + Vi,
=1

(10)

where Vi =[vr[1], - -,vir[M]]. The received signal in (10)
is then pre-multiplied with L=, which yields the output

L

Y = Z hi,pgi(X)) + Vi,
=1

where Y[[:L_lY[[:[}v’[[[l]; e ,S’]][M]] and \U[]]:L_1V]]
=[vrr[l],--- ¥1r[M]]. Tt is worthwhile to point out that the
noise term vy [k] =L lv; 1[k] now has the covariance matrix
E[V;[k]¥r1[k]] = 021k« x and, thus, L™! can be viewed
as a whitening filter. To conclude, with precoding at the relays
and pre-whitening at D, the signals transmitted by different
spreading codes are decorrelated at the destination without
noise amplification or power expansion and, thus, constructing
K orthogonal channels between the relays and the destination.

(1)

IV. MMSE MULTIUSER RECEIVERS AND SIGNAL
COMBINING

Although transmissions from relays to the destination can
be decorrelated with RAD-MUD, signals received at the relays
are still subject to MAL In the following, we describe the use
of MMSE-MUD at the relays' and MMSE signal combining
methods at D to improve the system performance.

A. MMSE Multiuser Detection at Relays

As described in Sec. II, each relay receives an aggregate
signal from the sources in Phase I and passes it through a
MFB to obtain w;[m], which is given in (4). At relay Ry,
we apply the MMSE-MUD on u;[m] and obtain the detected
symbol vector

xi[m] = sgn(R{z[m]}) = sgn(R{Crw;[m]}),

where z;[m] = Cyu;[m] is the MMSE estimate of x[m] at
relay R; and C; is the K x K matrix chosen to minimize

12)

'MMSE receivers are chosen here simply as a representative scheme. RAD-
MUD is not reliant on any particular detection method at the relays.

the mean square error (MSE); namely, E[|Cju;[m]—x[m]|?].
(Here, R*{a} denotes the real part of a; and, for b that is real,
sgn(b) =1if b>0and —1if b <0.)

When the spreading codes are linearly independent and the
correlation matrix R is of full rank, the MMSE solution can
be computed as

Ci = Ex[m]wlm]"|E[wlm]u[m]"]"

= HI, RRHszHI, R+02R)!,  (13)

where index m is omitted in C; since symbols x[m] are
assumed to be i.i.d. with respect to m so that C; is constant
over time.

Let C; = [cgl),cg ;oo ,c(I?]T, where c,(gl) = [c,(cl)l,- . ,c,(cl)K]T
for all k. The detected symbol conespondiﬁg to Sk is
Zk[m]=sgn(R{z k[m]}) = sgn(@?{(c,(cl))Tul [m]}). The BER
of Sj’s transmitted symbol at R; is given by

1 .
k=g D Pr(R{za[m]} <Olax[m], zi[m], vi#k)
; [mle{ £} Vit

z [mEL

2R{(c\)) TRHp, x[m]}?

1
T 9K1 Z Q l l ,(14)
T\ o3 (e )R
z [mEL

2
where Q(z) = [° \/%e’%dt.
When the number of interfering users is large, we can
approximate the MAI contribution as Gaussian and the BER

of the message transmitted by Sy can be expressed as

2[(cy)TRH s, |2

ar =2 Q ;
E[|zx[ml][?] - [(c})"RHsp,];
2[T)k k
p— 77 3 15
Q( 1—[Fl]k,k> s
where
T, = Hi, (Hsp Hp, + 02 R™) "Hsr,  (16)

and [B]; ; is the (¢,j)-th element of matrix B.

B. MMSE Signal Combining at Destination

Based on the system model in Sec. II, D receives two sets
of signals: one directly from the sources in Phase I and the
other from the relays in Phase II, as given in (3) and (8),
respectively. When the precoding strategy at the relays and the
channel coefficients on all links are known at D, signals from
both the direct and the cooperative paths can be combined at D
to improve the detection performance. For example, sources
that suffer from the near-far effect at certain relays may be
detected reliably by others, therefore, diversity gains can be
enhanced by properly weighting the signals received on each
path.

Suppose that T; = L= gl(Xl) is transmitted by R; and
assume that gl(Xl) takes on the linear form W;X; (e.g. in
the case of beamforming and selective relaying [c.f. Sec. V]),
where W;=diag(w 1, --,w; k) is a diagonal weighting ma-
trix whose elements are determined by the transmission strate-
gies and the total power constraint. To analyze errors in the
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detected symbol matrix, we define the random diagonal matrix
©;[m]=diag(0; 1[m], - - 01 k[m]) where 6 ;[m] € {£1} is
a Bernoulli random variable with Pr(0; [m]=—1) = a1
and Pr(0; x[m] = 1) = 1 — oy . More specifically, we set
01 x[m] = 1 if the detection of Sj’s m-th symbol at R; is

correct and 6, ;[m] = —1 if it is incorrect (v is equivalent
to the BER). Therefore, the detected symbol matrix can be
written as X; =[%;[1],- - - ,%;[M]], where

Xi[m] = ©[m|x[m], m=1,2,... M. a7

The random variables 6; ;[m] are i.i.d. over time with mean
E[0; k[m]] = 1 —2ay . The signals received at D in both
phases can be expressed jointly as Yp = [Y7 YT |T =
[yp[1].---.yp[M]], where

yi[m]
yir[m]
RHsp } { vi[m]
= xm|+| o
|:ZlL—1thDWl®l[m] [m] virm
is the signal received in both phases during the m-th trans-

mission period. Based on the signal given in (18), we can
compute the MMSE multiuser detector as

xp[m] = sgn(R{zp[m|}) = sen(R{Cpyn[ml}),

yp[m]

Jos

19)

where Cp = Elx{m]y 3 [ml|Ely o [m]y’ m]

Alternatively, to simplify the detection complexity, we first
take the MMSE estimate of each source’s symbol based on the
signal received from the direct path, i.e., y;[m]. The MMSE
estimate for each source obtained from the direct path is then
combined with the corresponding decorrelated signal from the
cooperative path using the MMSE criterion. Specifically, D
first computes the MMSE estimate of x[m| based on y;[m]
as

zr[m] = E[x[m]y[m]"|E[y[m]y:[m]"]'y:[m]

= HY,RRHspHI R+02R) y [m]. (20)

The k-th element of z;[m] is the MMSE estimate of symbol
x[m], which is given by

zre[m] = [I'ply pzk[m] + &[m], (21)

where T'p = HY,(HspHY ) +02R " 'Hgp and &[m]
is the combined MAI-plus-Gaussian-noise term. By ex-
ploiting the fact that x[m] is independent of &[m] and
E[z;[m]z;[m]"] = T'p, one can show that ;[m] has zero
mean and variance [T'pli.x — [Tl 4

The estimate of Sj’s symbol received from both the direct
and cooperative paths can be expressed as

- [z?ilfk[[rzg] }

_ [ (LD ]k,k &klm] ]

+ 1.
Elel thle,kﬂl,k[m]]xk[m] [Ull,k[m]

= b [m] + v}y,

k
v [m]

(22)

T
where hg) = [[I‘D]k,k, Zlel hRLle}kGltk] and v([l;) =

[&x[m], ¥rr.k[m]]". The MMSE estimate of aj[m] is then

computed based on the signal in (22), which is given by
— v vF)
zi[m] = Chy,’ with

Cp=Blrslm] (v ()| By bl vy ()]

Note that

E[w[m](y (s [m]) ] =

(23)

L
[I‘D]Mw Z h}lDw;k(l - 20‘%)]
=1

and
By (v )]
_ [ Blleri[m]’)  Blerx[m]ii i ml] ]
Eyrrk[mlzi g[m]] By km]?] ’
where
E|z 1 [m]*] = [Tplj s
L
Hzl,k[m]gfl,k[m]] = [FD]k,k Z hELDw?,k(l —2ay1),
=1
and
El|1r,6[m] ]
L L
= Y>> hrohy, pwikw) Eos[m]op ik [m]] + o).
=110=1

The detection made on Si’s transmitted symbol is given by
Zp k[m] = sgn(R{zx[m]}). This method yields little perfor-
mance loss compared with the previous method as shown
through simulations in Sec. VI.

With RAD-MUD, it appears at first sight that the choice
of spreading waveforms does not have a direct influence on
symbol detection in Phase II. However, higher correlations
between spreading waveforms do result in higher decoding
BERs at the relays and, consequently, errors at the destination
as well. The overall performance can be improved by choosing
weighting factors that take into account detection reliability at
relays as discussed in Sec. V.

Given the set of channel realizations

HZ{hSkD,hSkR“thD,fOI' k=1,-- ,K, and [=1,--- ,L}
and correlation matrix R, we can compute the BER of Si’s
decoded symbols at D, which is denoted by BERy 3 r. As
shown in (18), the detection performance depends on the
specific error patterns at the relays, i.e., 8, = (01,55 .0L.k).
The conditional BER for decoding Si’s messages is

BER, 3 r= Y BERyy.rs, Pr(f;/H R),
0, {1} E

where BERy 3¢ rp, is the BER conditioned on H,R,0,
and Pr(0,|H,R) is the probability of detection errors ¢,
given H and R. By treating the interference as Gaussian, the
conditional BER can be computed from (22) as

BER}7. R0,
- Pr(&e{—cbhgucbvg) (m]} > 0| 2 [m] = —1,4, R, Qk)

(24)

=Q ( SINRD,k(HaRagk)) Liriopn® >0}

D

+ [1_Q <\/SINRD7’“(H’R’Q’<)> Lirgepn®i<o)
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where 15 represents the indicator function which is equal to
1 if the statement B is true and 0, otherwise, and the signal-
to-interference-plus-noise ratio is

(R{Cphp'})’
LE[Cpvh m)(Cpvy )¢ |

SINRD,k (Ha R7 Qk) =

3

where

RO~ o

)

+ %{ZZhRLDh*RL,le,kwik(l - 2041/,k)91,k} )

o244 |hr,pwi kMo _O‘l2,k)‘|
l

[

o2 + 42 \hr, pwik* (qu e — 0112,1@)]
1
2

—I-Ug Z hRZleJg(l — 2al71€)

l

The above derivation holds for all cooperative transmission
strategies for which ¢;(X;) = W,;X,.

V. COOPERATIVE TRANSMISSION STRATEGIES

In RAD-MUD, the relay precoding allows us to construct
K orthogonal channels between the relays and the destination,
similar to that in [2]. The message of each source is then
transmitted through orthogonal channels with the help of a
distributed antenna array formed by the relays. In this case,
the cooperative signal processing techniques studied in the
literature can be readily applied to this system. Based on the
availability of channel state information (CSI), we discuss and
compare the performance of three cooperative transmission
strategies: (a) transmit beamforming; (b) selective relaying;
and (c) distributed space-time coding. For transmit beamform-
ing and selective relaying schemes, symbols transmitted by R;
can be expressed in linear form as gl(Xl) :Wlxl. To main-
tain fairness, we shall assume that the same total relay power
is used to retransmit the detected symbols corresponding to
each source, i.e., Y, |wy x|?= Pr/K, for all k.

A. Transmit Beamforming

When full CSI is available to all relays, transmit beamform-
ing can be applied, treating the relays as multiple antennas, to
compensate for the phase differences on each relay path and
obtain a coherent addition of signals at D. Here, we consider
two beamforming methods.

1) Beamforming for Relay-Destination (R-D) Channels:
In this scheme, beamforming coefficients at each relay are
chosen based only on the values of the relay-destination (R-
D) channels. This is the solution that maximizes the signal-
to-noise ratio at the destination when the antennas are co-
located at a single terminal, or, when the errors at the relays
are negligible. For transmit beamforming schemes, we write
gl(Xl) = W,X, where W, = diag(wy 1, - - ,wi k) contains
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the beamforming coefficients for each source at [; on the
diagonal. Specifically, we have

Wi,k ZBRDhELDv v lvka

where Ogrp = \/PR/(K Zlel |hr,p|?) is chosen to meet the
power constraint 3, |w; x|? = Pr/K.

2) Beamforming for Source-Relay-Destination (S-R-D)
Channels: If errors at the relays are not negligible, one must
consider the detection reliability at each relay when deriving
the beamforming coefficients. Let wi = [wy , - ,wL,k]T
be the beamforming coefficients used for retransmitting Si’s
detected symbols at relays Ry, ---, Rr. To take into consid-
eration the reliability of the relay detection, we choose wy, to
minimize the MMSE at the destination for the signals corre-
sponding to Sy in Phase II. Specifically, with the derivations
given in Appendix A, we obtain the optimal coefficients as

wp = argmin{minE[|ckgj]17k[m]—xk[m]|2]}
Ck

Wi
Ko? !

= [rSRD <‘I>k + 2 vILxL) Pk- (25)

R
where Pk = [thD(l_zal,k),' ce, hRLD(1—2aL,k)]H and ék

is an L x L matrix with elements

|hr D|27 ifl=10

Lo TaP— ! . 26
[ k]l’l { h}thRl,DE[Hl,ka,k], if [ 75 . ( )

Pr/K

Here, B, srp = - =
pi (‘PIH— ”ILxL) Pk

Pr

is chosen to meet

the power constraint Zle |wy k|> = Pr/K. Notice that, in
Pk, smaller weights are given to relays with larger decoding
errors and/or less reliable R-D channels.

B. Selective Relaying

When only partial CSI is available at the relays, we consider
two selective relaying strategies as detailed below.

1) Threshold Selection Strategy: Assume that each relay
has the knowledge of only the local S-R and R-D channel
coefficients. In this strategy, the relays decide independently
whether it will relay a particular source’s message using a lo-
cally selected threshold. Suppose that SINRg, g, is the signal-
to-MAI-plus-noise ratio for Sj’s transmitted signal measured
at R; and SNR, p is the signal-to-noise ratio at the destination
for the signal transmitted by R;. Then, for

min {SINRg, r,, SNRg, p}

. [Fl]k,k ﬁ%h7k|thD|2
= min , 5 ,
L= [T)kk o;

where SINRg, r, and I'; are given in (15), R, relays the
message transmitted by Sy if and only if v, is greater or
equal to the threshold yr. That is, wy ; = Bra,k if Y6 > Y7
and 0, otherwise. The reasoning behind this selection criterion
is that, since the BER of S’s symbol at the destination is
dominated by the maximum error probability between the S-
R link and the R-D link, we allow R; to relay the symbol
only if the maximum error probability of the two links are

Tk =
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sufficiently reliable, i.e., when the minimum SNR or SINR
exceeds a certain threshold.

Note that, since only the local channel coefficients are
known at each relay, By can only be chosen to satisfy
the average power constraint Zlel E[lw; x|?] = Pr/K. The
threshold ~7 is chosen numerically to minimize the average
BER at the destination in Sec. VI. Furthermore, the threshold
selection strategy can be combined with the beamforming R-
D strategy. In this case, only the SINR on the S-R link is used
for comparison since full CSI of the R-D channel is available.
Specifically, we set w; = ﬁTthFh?{lD if SINRg, r, > 1,
and w;, = 0, otherwise. This method can be viewed as a
compromise between Beamforming R-D and Beamforming S-
R-D in terms of complexity and performance.

2) Best Selection Strategy: When global CSI is available
but phase coherent transmission is not achievable due to
imperfect synchronization, we can employ the best selection
strategy where only one relay is chosen to transmit for each
source. In this case, we set wi ;= Brnk if ik > Yk V U,
and w; , =0, otherwise, where Orp, 1 =/ Pr/K. When the
relays have only the local CSI, the selection can be conducted
at the destination in a centralized manner or, distributedly, by
using the opportunistic carrier sensing method proposed in
[14]. The best selection strategy has been studied extensively
in the literature and has been shown to achieve full diversity
in the absence of MAIL In Appendix B, we show that full
diversity can also be achieved with RAD-MUD even in the
presence of MAL

C. Distributed Space-Time Coding (DSTC)

When no CSI is available at the relays, we can employ
distributed space-time coding (DSTC) [2], [11], [12] to exploit
diversity in the cooperative system.

In particular, we adopt the linear dispersive space time code
[23], where the space time code is obtained by multiplying
the symbol block with a random unitary matrix generated
independently at each relay. Suppose that DSTC is applied
to M consecutive symbols at each relay, where M is chosen
to be greater than L in order to achieve full diversity [23]. Let
A, be the unitary and isotropic random matrix of dimension
M x M used to encode the detected symbols from each source.
The transmitted symbol matrix is then given by

T, =L W, XA, I=1,---,L. (27)

Since no CSI is available at relays, all diagonal elements of the
weighting matrix is set to the same value. At the destination,
the MMSE estimate obtained on the direct path and the signal
received from the orthogonal cooperative path for each source
is combined together to perform the maximum likelihood
(ML) detection. (The residual MAI of the MMSE estimate
is treated as Gaussian when applying the ML in Sec. VI.)
Note that the MMSE detector is not used here since it does
not achieve diversity in the case that we consider [c.f. [24]].

Furthermore, if only local CSI of the S-R links is available
at relays, we can also combine the threshold selection strategy
with DSTC so that w; x =Bpstc if and only if SINRg, r, >
~r. Similarly, Spsrc is chosen to satisfy the average power
constraint as in Sec. V-B.

V1. PERFORMANCE COMPARISONS AND NUMERICAL
SIMULATIONS

The performance of RAD-MUD with various cooperation
methods discussed in Sec.V is studied by computer simulation
in this section. In these experiments, the channel coefficients
hs, r, are assumed to be i.i.d. for all k£ and [ with distribution
CN(0,1). We assume that all sources and relays have equal
distance to D such that hg, p, hg,p ~CN(0,1/16), V k and
[. This corresponds to the case where sources and relays are
located in the vicinity of each other and are all sufficiently far
from the destination such that the distances to the destination
can be considered as equal. The variance of the AWGN is
equal to 1 for all receivers. Each source transmits with equal
power P and the sum transmit power of the sources is equal
to the sum transmit power of the relays, i.e., K P;=Pr=P.
The spreading waveforms are generated randomly with non-
singular correlation matrices. The spreading gain is N =8.

For a cooperative network with K =8 sources and L =8
relays, we first compare, in Fig. 3, the proposed RAD-MUD
with three different transmission schemes: (i) Zero-Forcing
Precoding [22]; (ii) Cao & Vojcic Cooperative MUD [20];
and (iii) Cooperative MMSE-MUD without precoding at the
relays (Cooperative MMSE-MUD). In all of these schemes,
MMSE-MUD is used at the relays to decode the messages
from all sources. At the destination, MMSE multiuser detector
is derived using the assumption that 6; ;, is independent over
relays for simplicity, which is suboptimal detection. In scheme
(i), each relay performs ZF precoding (as proposed in [22])
before the messages are retransmitted to the destination. That
is, the symbol transmitted by R, is T;=03,;R !¢ (X;) where
B¢ is chosen to satisfy the total power constraint in (7). In
scheme (ii), each relay forwards only the message of one
source (i.e., its dedicated partner) while, in scheme (iii), each
relay decodes-and-forwards the messages from all sources,
similar to RAD-MUD, but do not perform precoding at the
relays, i.e., T; = ¢g;(X;). The cooperative source-relay pairs
for scheme (ii) are chosen randomly in our experiments. To
focus on the advantages of relay-assisted decorrelation, the
BER performances in Fig. 3 are shown without combining
the signal on the direct path since the signal is common for
all schemes. Moreover, we assume that all relays transmit
with equal power and the weighting factors of all relayed
symbols are identical for scheme (iii) and the RAD-MUD,
ie., (X)) = W;X;, where W; = /P/K LIy, ¥ I. 1t
is worthwhile to notice that the system with ZF Precoding
at the relays achieves the same performance as the system
that employs Decorrelating MUD at the destination without
precoding at the relays; therefore, the latter is not shown
redundantly in the figure. Although the signals received at the
destination are decoupled for both ZF Precoding and RAD-
MUD, we can see that RAD-MUD outperforms ZF Precoding
by 7 dB since no power expansion occurs at the relays. We
also show that RAD-MUD outperforms both scheme (ii) and
scheme (iii) since the signals received at the destination are
free of MAL

In Figs. 4, 5 and 6, we show the performance of RAD-MUD
with the different cooperative transmission strategies described
in Section V. Since the Cooperative MMSE MUD of scheme
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Fig. 3. BER performance comparison for different precoding and MUD
strategies at the relays

(iii) outperforms schemes (i) and (ii), as shown in Fig. 3, and
has a structure that is able to incorporate the cooperative trans-
mission strategies (i.e., each relay in scheme (iii) is allowed
to decode-and-forward messages from all sources), we shall
compare RAD-MUD only with the Cooperative MMSE-MUD
in the following experiments. The performance of the direct
transmission with total transmit power set to 2P is plotted as a
reference. Here, we also consider a cooperative network with
K = 8 number of sources and L =8 number of relays. The
signals received at the destination in both phases are combined
using the low complexity MMSE combining method given in
(23). The BER performance versus the total transmit power
P are shown in Figs. 4, 5 and 6 for transmit beamforming,
selective relaying and DSTC, respectively. These methods are
utilized to achieve the cooperative diversity gains in addition
to reducing MAI with MUD. We can see that the RAD-
MUD outperforms the Cooperative MMSE-MUD in all cases
as detailed below. The improvement under RAD-MUD is most
pronounced for cooperative transmission strategies that yield
large cooperative diversity gains since, in these cases, MAI
may dominate the BER and thus, it becomes increasingly
important to effectively mitigate MAIL. For conciseness, the
word beamforming is abbreviated as “BF” and selective as
“SEL” in the legend.

In Fig. 4, we compare the performance of Coopera-
tive MMSE-MUD and RAD-MUD for three beamforming
schemes: Beamforming S-R, Beamforming S-R-D and Beam-
forming with threshold selection. We can see that, by weight-
ing the relay symbols by the reliability of the detection
at the relays in Beamforming S-R-D, we can significantly
improve the BER performance over Beamforming R-D. The
Beamforming with threshold selection serves as a compromise
between the above two schemes since it allows a relay to
forward the symbol only when the detection is reliable. The
improvement due to RAD-MUD is largest for beamforming
S-R-D since this scheme yields the largest cooperative gain. In
Fig. 5, the threshold selection and the best selection strategies
are compared, where 7, in the threshold selection strategy, is
obtained numerically to minimize the average of BER at D.
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Fig. 4. BER performance comparison for systems employing transmit
beamforming.
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Fig. 6. BER performance comparison for systems employing DSTC.
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Fig. 7.  BER comparison of the case with two users and two relays with

correlation coefficients p = 0.75 and 0.25.

We can see that best selection outperforms threshold selection
since it utilizes global CSI. More interestingly, the increase in
diversity order for the best selection scheme is larger for RAD-
MUD than Cooperative MMSE-MUD since the performance
is less restricted by MAI. When DSTC is applied, as shown in
Fig. 6, the RAD-MUD outperforms the Cooperative MMSE-
MUD by 7 dB when BER=1073.

In Fig. 7, we consider the case with K = L = 2 and
compare the BER performance for p=0.25 and 0.75, where
p= [ s1(t)s2(t)dt is the correlation between the two spreading
codes. The direct transmission, equal gain and best selection
methods are given for both Cooperative MMSE-MUD and
RAD-MUD. As shown in the figure, RAD-MUD effectively
combats the MAI when the correlation between two spreading
codes is high, i.e., p = 0.75. When p = 0.25, the MAI is
small and both RAD-MUD and Cooperative MMSE-MUD
have comparable performance.

In Fig. 8, the BER of the best selection scheme is shown
for K =8 and L = 2,4,8. We can see that the increase in
diversity is more evident for RAD-MUD as the number of
relays increases. When BER= 1074, 3.5 dB improvement is
observed as L increases from 2 to 8 for Cooperative MMSE-
MUD, while 7 dB is observed for RAD-MUD. To show
the effectiveness of the low complexity MMSE combining
method of (23), we compare the BER performance of the opti-
mal MMSE combining (dashed-line) and the alternative low-
complexity method (solid-line) in Fig. 9 for the equal gain,
selective relaying, and beamforming strategies. As shown in
the figure, the alternative method yields only little performance
loss while requiring a much lower decoding complexity.

VII. CONCLUSION

The relay-assisted decorrelating multiuser detector (RAD-
MUD) was proposed to decouple users’ signals at the base-
station without noise amplification. This is achieved by pre-
coding transmitted messages at the relays along with pre-
whitening of the received signals at the destination. Three
cooperative transmission schemes were studied on top of the
RAD-MUD system. They are transmit beamforming, selective
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Fig. 8. BER versus total transmit power for K = 8 and L = 2 (circles), 4
(triangles) and 8(stars).
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Fig. 9. Performance comparison between MMSE joint decoding in (19)
(dashed line) and the alternative low-complexity MMSE combining in (23)
(solid line).

relaying, and distributed space time coding. The performance
of the proposed RAD-MUD scheme was demonstrated by
computer simulation in representative test cases and is shown
to outperform cases where cooperative MUD is used without
relay-assisted decorrelation.

APPENDIX A
DERIVATION OF BEAMFORMING COEFFICIENTS IN (25)

Here, we derive the beamforming coefficients given in (25).
Given ¥y1,,[m], the MMSE estimate of the symbol xy[m] is
computed and yields the MSE as

minK|cy.girr k[m] —ax[m]|?]

Ck
_ |PkHWk|2

Wf;{ DLWy —I-O'% ’

B |E[zx [m]i;; . [m]]]? _

=E 2

where pr and P are defined as in Sec. V-A. Under the
power constraint that |wy|?> = Pr/K, V k, the beamforming
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coefficients are given by

Ipf wl?

wy =arg min 1 — KU% -

wilw?=58 W (P +

(28)

Ka'v

Then, by defining u = (‘I>k—|— I) w, the optimization
problem can be expressed as

2
Ko?2_ -1 u

T2 —

P ful
By Cauchy-Schwarz inequality, the minimum of the MSE is
attained when uy, is given by

pi (®r + (29)

up=argminl —
u

=1
Ko \ 7
Pr Pk,

where () srp i a non-zero arbitrary constant. It follows that

ux = B,SRD <‘I’k +

2

KO’UI !
Pr LxL Pk

Wi = Bk,SRD <‘I’k +

and, to satisfy the power constraint, we set
Pr/K
K 2
H (‘I>k + P—URUILXL) Pk

Br,srD =

APPENDIX B
DIVERSITY OF THE BEST SELECTION STRATEGY

The best selection strategy in RAD-MUD achieves full
diversity as shown in the following. Without loss of generality,
let source Sy be the user of interest, and R;« be the selected
relay. For simplicity, we choose P = Pr/K = P and
0% r, = Ohp = 0o =0, =1,Y k and [. Meanwhile, we
consider the case where [R]w =p<1,fori#jand [R];;=1,
for all ¢ (i.e., the set of spreading codes is generated using the
shifted versions of m-sequences [25]). Without considering
the direct transmission, the outage probability [3] of user 1 is
given by

1
Poy1= Pr{gmin{log(l—l—SINRisl* ), log(1+SNRg,. p) }< /\}

= Pr{yi-1<7}, (30)

where ) is the target rate and v =22*—1. With best selection,
we choose the relay R~ such that ;- 1 = mlax vi,1 and the
outage probability can be written as

Pt :Pr{mlaX’yu <v}=Pr{y1<v,VIi=1,2,--- L}

. r
Since ;1 1[[{,];111 P|hg,p|?
(16), we can see that the value of 7;; depends only on

= min( ), for I'; given in

hsir;» -+ shsgr, and hg,p. Therefore, v1,1,72,1," - ,yL,1 are
independent and the outage probability can be written as

L
Pourg = [[Pr(yi <) H [1—Pr(y,1 > 7))

I=1 =1

1o (e ) )
:ﬁ[1 P( LyH!

=1 LY

s

7) PT(P|hRLD|2ZV)](31)

559

Notice that, from (16) and the fact that 02 =1, we have I';)=
HY, (HspHE 402 R " Hgp,=(HHgp R~ Hgp ) ™!
Then, we can show that

I-T; @ ngl?,l (R+HSRZHSRZ) 1HSJI%{Z

®) Hg}, [pexek+(1—p) i +Hgh Hgh ]~

where (a) follows from the matrix inversion lemma, which
states that

(A+BCB)" 1= A"l A" 'B(C"4B7A"'B)"'B¥A !,

by taking A =1, B=Hgj,, C=R"! and (b) follows by
rewriting the correlation matrix as R=pexeL+(1—p)Ixxk,
where ex is a K x 1 all-1 vector. By applying the matrix
inversion lemma again, with A = (1— p)IKXx—I—HSgZ HS}%L
(which is diagonal), B=eg and C=p, we have

(R+HSRZHSRZ)

Ler—H
HSR[’

DR T ..
:diag(ﬁjl,la' : 'aK:l,K) [K:l71’ ’Fil,K] [[I:lyl’ ’Kjl,K]
P D Rk
(32)
2
where K f, = Plhs, | Thus, it follows that the (1, 1)

14+(1—p)Plhs; R, |?
entry of I-T is

[I-T] L i
-Thi=——F|f1———— |-
/ P|h51Rz|2 / p_1+ZkK:1 Kk

[Ti]1,1
I-T;]1,1 [I- FL]11

Pr(—ULL >0} ZPrd Pl g, 2 (1-pt —— ) >~%,
<1—[FZ]1,1 =7 sy P Vi ar 'y(3

where

—1, we have

Moreover, since [

P|hSle|
1+P|h‘Sle ( ,0)'

+Z

Note that Va7 depends on the the channel from sources S,
Ss, ..., Sk to R;. Assume that the correlation coefficient p is
strictly less than one. At high SNR (i.e., P> 1), Va5 can
be approximated as a deterministic variable Va1~ ~l —|— If pl
and the probability in (33) can be written as

L] ) ( 5 1+p(K—-2) )
Pr|——=——>~v| ~exp| — .
(1_[I‘l]171 7 P Pl+p(K—2)—p*(K-1)

(34)
Finally, by substituting (34) into (31) and from the fact that

P{P|hgr,p|>> v} = exp™?/F, since hp,p ~ CN(0,1), we
L [r20-p) 42— p)(E -]
P
P (1
exp< —LIn {— ]}
{ 721 =p)+p2-p)(K-1)
where C(p, SO PP (R € [0,1) represents the

have
14+ p(K —2)
-0+ (K — 1)
P
exp ¢ —L |In PR +InC(p,K)| ¢,
performance degradation caused by the MAI Hence, we have

Viar=

g
"““”H[l (G irar - pan ) )
pIL+ (K ~ 1)
K) = (=plLeGE= )
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shown that the best selection strategy achieves diversity order
equal to the number of relays L even in the presence of MAL
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